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Abstract

The mean value and standard deviation of localization error for the stereo imaging stystems are derived based on probability
theory. Compared with the maximum error analysis method used in our previous study, the new approach yields more informative
and precise results as the guidance for X-ray imaging system design and protocol optimization. The prototype for our current study
is a CCD based monoplane digital stereo X-ray imaging system. The imaging model consists of two X-ray sources and one detector
plane. With perspective geometry, the least-square solution is derived to reconstruct 3-dimensional object points, such as a biopsy
needle tip, from a pair of 2-dimensional digital radiographs. Under the conditions of our specific prototype, the measurement errors
of interested points in the radiographs are modeled as random variables with Gaussian distribution. Such variables account for finite
image system noise and positioning errors. Then, the 3D localization error, in terms of mean value and standard deviation, is
formulated using measurement error, feature point location, and separation between the two X-ray sources and distance from source
to detector. Both theoretical analysis and numerical simulation are performed. The mean value and standard deviation of the localiz-
ation error are first evaluated using numerical simulation under practical imaging conditions. Then, the error estimates are given
in simply analytic forms. Simulation and theoretical results are in excellent agreement. The results show that our prototype X-ray
stereological imaging system is accurate and reliable to locate feature points in 3D for medical intervention. Imaging protocols can
be effectively optimized through the 3D localization error analysis using the approximate formulas proposed in this 20ay.

IPEM. Published by Elsevier Science Ltd. All rights reserved.
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1. Introduction and in other fields [2-4]. Compared with traditional
planar radiology imaging, stereo technology can be used
With the advancement of computer science and digital for 3D positioning of an interested object. Although the
technology, stereo image guidance has become an activ8D information recovered from stereo image is limited
area of investigation in radiological imaging. In clinical compared with CT or MR, it could provide us with suf-
applications, digital stereotactic breast biopsy has beenficient clinical information for image guidance in various
developed and successfully used for many years [1]. procedures. Additionally, with the advantages of low
Similar technology and applications can also be found dose and high speed, this technique may lead to the
in stereo angiography, stereo image guided neurosurgerydevelopment of a cost-effective, real-time stereo fluoro-
scopic image guidance system.
The stereo technology has been studied for decades [5—
" Corresponding author. Tel+1-405-325-4286: fax+1-405-325-  L2]- One of the primary problems in stereo image guidance
7066. is the accuracy of the 3D localization, which is affected
E-mail address: liu@ou.edu (H. Liu). by stereo system errors and measurement errors. The
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measurement errors come from various sources, such as
imaging noises, geometric distortions, and agorithm
errors. These errors are unavoidable in practice and might
be characterized as random variables with normd distri-
bution. On the other hand, the stereo system errors, includ-
ing parameter uncertainties of source-imager distance
(SID), object—imager distance (OID) and separation dis-
tance between two X-ray sources, could be corrected by
system cdlibration procedures.

In our previous work, we had proposed a 3D positioning
error anaysis method for stereo image guidance [13,14],
with which the maximum value (or upper bound) of local-
izetion error had been derived. In practice, however, we
noticed that the real values of the errors are usualy much
lower than the estimated upper bound. Therefore, a more
precise error analysis method that gives us a better under-
standing of the positioning error is needed for the purpose
of establishing guidelines for system design and protocol
optimization. In practice, the mean vaue and standard
deviation can provide us with more informative and pre-
cise characterigtics of the positioning accuracy than the
upper bound estimation. Our goal isto establish arelation-
ship between the overadl 3D errors and the standard devi-
ations of the measurement errors. This study, using prob-
ability approach and treating the measuring errors as
random variables, is an extension of our previous analysis
usng fixed maximum vaues. Compared with the
maximum error anadysis method, probability approach
gives us more information on the characterigtics of the 3D
localization error by expressing it as mean value and stan-
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Fig. 1. The geometry of the elementary stereo X-ray imaging system.
The separation between the two X-ray tubes is denoted as b and the
origin of the reference system o—xyz is taken as the center of the base
line. The image plane (u—v plane) is aligned with x-y plane. The z
axis points to the image plane. The source-image receptor distance is
f. The 3D object point Q(x,y,2) with respect to the world coordinate
system is projected onto the u—v plane, with projection points P,(u,,v;)
and P,(u,,V,) respectively.

dard deviation. In this report, the prototype stereo imaging
system used for cdculation and simulation consists of two
X-ray sources and one CCD detector array. The measure-
ment errors during 3D localization are described as ran-
dom variables with Gaussian distribution. The 3D-localiz-
ation error, in terms of mean value and standard deviation,
is then formulated using measurement error, object
location and system geometric parameters. A numerical
integration formula is used as a gold standard in cdculat-
ing the localization error. An approximation analytic for-
mula, which is more convenient in practice, is derived
based on the probability theory. Both theoretical analysis
and numerical simulation are performed. The simulation
results are in excellent agreement with the theoretical
analysis. Our results show that our prototype X-ray stereo-
logical imaging system is accurate and reliable in locating
interested points in three dimensions for medica inter-
vention. Imaging protocols can be effectively optimized
using the 3D locdization error formulas derived in this

paper.

2. Materials and methods

2.1. Least-sguare algorithm for 3D localization with
stereo-images

Consider an elementary stereo X-ray imaging system
shown in Fig. 1. Two X-ray sources are placed with a
separation b. The origin of the reference coordinate sys-
tem is set as the center between the two X-ray sources.
The x-axis of the reference system is taken as the line
connecting the two X-ray tubes. The imaging plane is
coordinated by (u,v). The u- and v-axes are parallel to
the x- and y-axes, respectively. Its distance to the X-
ray sources is f. The origin of the image plane is the
perpendicular projection point of reference origin. To
simplify the analysis, the scales of both coordinate sys-
tems are set to be the same. The position of the X-ray
tubes with respect to the reference system are
T.(—b/2,0,0) and T,(b/2,0,0), respectively. The object
point Q(x,y,2 in 3D space, projected onto the image
plane, results in feature points P,(u,,v;) and P,(u,,v,) on
each of the stereo-pair images.

There are many ways to recover the 3D point Q(X,y,2)
from its projections [5-7]. One of the direct ways is to
reconstruct the 3D point from its projections by analytic
geometric method [15]. With the registration of image
points, P,(u.,v;) and P,(u,,V,) the object point Q(X,y,2)
can be resolved by the intersection of two straight lines
which are specified by X-ray tubes and object’s projec-
tions on the imaging plane.

The relationship between the 3D point Q(x,y,2) and its
projections P; with respect to X-ray tube T; is given by
the following straight line equations:
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Substituting the coordinates of T,, T,, P,, and P, into
above equations yields two set of line equations, which
can be expressed in matrix form as AX=B:

£ 0 ~(us+bi2)]p 7 [-bii2

0 f _Vl 0

1Y|= 2
f 0 -(ubi2) ||| | bii2
0 f _V2 0

This matrix equation represents a system of four equa-
tions with three unknowns (x,y,z) and thus, the solutions
can be found using generalized inverse [16,17]. The sol-
ution of this eguation can be derived as [14]:

(uptuy)/2
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2.2. Localization error analysis

Idedlly, the coordinates of the 3D object can be accu-
rately determined from its 2D projections (feature points)
on the stereo image pairs according to Eq. (3) in the
least-squares method. However, the impact on the 3D
positioning, due to the unavoidable measurement errors
in feature point identification, must be considered. These
errors may come from various random noises, imaging
geometric distortions, misidentification of feature points
and other uncertainties. If we express the 3D coordinate
error as a column vector AX=[Ax,Ay,Az]', where Ax, Ay,
and Az are the x, y and z error components of the object.
Then the total 3D localization error can be expressed as:

Ar=[AX|[=AxC+Ay*+AZ 4

Our purpose is to estimate the mean value and the vari-
ance of the random variable Ar.

Let AU=[Au,;,Au,Av,,Av,]t be measurement error
vector, where Au,, Au,, Av; and Av, are errors of uy, U,
v, and v,, respectively. From Eq. (3), the calculated error
AX of the 3D object can be derived as [15]:

AX=P-AU (5)

where,

FOX 0X 0X 0XT]

ou, 0u, 0v; 0V,

o |0y Oy 0y 3y
ou, du, ov, oV,

0z 0z 0z 0z

Ldu, Ou, 0V, OV

In clinical applications, the measurement error AU can
be regarded as a random vector with normal distribution.
This assumption is acceptable for the reason that the
error may be caused by various uncertainties that can be
described as independent random variables. According
to the central limit theorem, the distribution of the sum
of independent random variables approaches a normal
distribution. Therefore, the calculated 3D coordinate
error AX can also be treated as normally distributed ran-
dom vector with a zero mean value since they are linear
combination of the measuring errors. The joint prob-
ability density function of random variables (Ax,Ay,A2)
can be expressed as [15-19]:

1 1 t

0% hy ke
where, C=|y, 07 ¥%.| is the covariance matrix and

%o Yz O2

detC is the determinant of C. The terms o%, oJ, and
o2 are the variances of random variables Ax, Ay, and Az
and ¥, % and ¥, are the covariances between the AxAy,
AxAz, and AyAz channels, respectively. The mean value
(u,) and variance (o) of the random variable Ar, which
is 3D localization error defined by Eq. (4), are given
by [19]:

w=EAN= f f f Ari(En Odzdnde
Voo @

0r=D(Af)=\/ J J f Arzf(&,n,0)dEdndl—u?

V(*)

where, Ar=v&2+n?+{?, (£,n,0) are the integration vari-
ables and V(«) is the volume of integration sphere:
En+(P<ce,

No analytic solutions are possible to obtain i, and
variance o, using Eq. (7). Numerical integration must be
carried out in this case [18]. To perform the numerica
integration, we must determine the covariance matrix C.
From Eg. (5), with Gauss's law of propagation of errors
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[14], the terms of matrix C can be derived as (see
Appendix A):

b2 2262
0')2(~<2X2 )bzfz

2 2,
< 02~(2 2, ) 22‘:3 ®)

202,
2.2

\ 27°- 72

and

( z°0?,

Y= 2Ky b2f2

Z0?,

z’0?,
J/yz 2yz: b2 2

In Egs. (8) and (9), o3, is the variance of random mea-
suring errors, (X, Y, 2) are the coordinates of the 3D point
(see Fig. 1), and f and b are geometric parameters of the
stereo X-ray system. Since the density function of the
random localization error is related to these parameters,
we can conclude that the mean value and the variance
of 3D localization error are governed by both 3D point
location and the stereo system parameters. Numerical
results with respect to the 3D point locations or system
parameters will be given in Section 2.3.

We now give an approximation of the mean and vari-
ance of 3D localization error in analytic forms that are
more convenient in system design. With Eqg. (5), we
know that Ax, Ay and Az are normally distributed with
zero mean values, If they were independent with equal
variance o2, Ar would be a random variable with
Maxwell distribution and its mean value and standard
deviation could be immediately obtained [19]. In prac-
tice the x and y coordinates of the object are very small
since the object of interest is usualy positioned at the
center of the view field (see Fig. 1). With Eq. (9), the
covariance %, Y. and ¥, are close to zero in this case.
In other words, it is reasonable to assume that Ax, Ay
and Az are independent. Furthermore, from Eq. (8) we
can conclude that both of and o7 are less than oZ.
Assuming that Ax, Ay and Az are with equa variance
o2, we obtain an approximation of the 3D localization
error in analytic form with the Maxwell distribution:;

=S, 2(@no= 5‘ G"‘

, 8\ __SZon
O-rSS"\/<3 n)az_ bf

where, §, and S, are numerical coefficients. They can

(10)

be determined based on the numerical integration of
Eq. (7):

bf
bf”‘ (11)
S= D(Ar)

f
Let K:E denote the magnification factor of the X-ray

2
imaging system [20], and tan 9:%2) indicates the tan-
gent of view angle of the object with X-ray tubes (see
Fig. 2). Then the estimation formula of the 3D localiz-
ation error can be rewritten as:

= 20m
2-Ktan 6
(12)
o=—2"m
2-Ktan 0

This result clearly shows that the mean value and the
standard deviation of 3D localization error are both
inversely proportiona to the magnification factor of the
X-ray system, and to the object view angle. They are
also both proportional to the variance of measuring
errors as expected.

2.3. Numerical integration and computer simulation

Numerical integration was performed according to Eq.
(7) in order to establish the relationship between the
overall 3D localization error and various factors that
affect the 3D positioning accuracy. In performing the
numerical integration, the standard deviation of random
measuring error (o,,,) was assumed to be unity, so that
the calculated results can be regarded as the ratio of the
overal 3D localization error to the measuring errors. To
verify the theoretical analysis results, a computer simul-
ation was performed. Given system parameters and an
object point in 3D space, the ideal projections (u,,v,) and
(u,V,) in the stereo pairs were calculated according to
the perspective projection model of the stereo system
[7]. Then, anormally distributed random noise with zero
mean value was added to the idea projection data to
simulate measuring errors. Afterwards, the object coor-
dinate was reconstructed from these noisy data with the
least-square solution specified by Eq. (3). The resultant
3D localization error was calculated according to the
definition given by Eq. (4). This procedure was prefor-
med 100 times for each given object point to ensure stat-
istical significance. Then the mean value and the stan-
dard deviation of the 3D localization error were
calculated to compare with the theoretical analysis
results.
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Fig. 2. Illustration (a) shows the magnification factor that is the ratio
of image size to object size. It can be determined by the ratio of the
altitude of the two triangles, i.e. (f/z2). The mean of the object view
angle 6 is given in (b); the view angle increases as the object moves
closer to the X-ray tubes and the 3D localization error decreases as
indicated by Eqg. (12).

3. Reaults

Numerical analysis results of the 3D localization error,
determined by numerical integration according to Eg.
(7), are presented in Figs. 3 and 4.

Fig. 3 illustrates the effects of the stereo geometric
parameters, f and b, on 3D localization error, by fixing
the object point as (x,y,2=(50, 50, 490 mm). We let f
vary from 500 to 800 mm, and b from 200 to 500 mm.
As expected, both the mean value and standard deviation
of the 3D localization error are inversely proportional

(a) Mean value (u,) of the overall error
35
3 4
25 —&—{=500
2 — -+ —{=600
1.5 — + —{=700
1 - - ®- - =800
0.5
0

100 200 300 400 500 600
Sepaeration of the x-ray tubes b (mm)

(b) Standard deviation (c,) of the overall error
25
2 -
—a—f=500
15 — -+ —f=600
1 — & — =700
- - ®- - =800
0.5
0

100 200 300 400 500 600

Separation of the x-ray tubes b (mm)

Fig. 3. Localization errors determined by numerical integration using
Eqg. (7). The object point coordinate was fixed in the position
(x,y,2)=(50, 50, 490) mm and the system geometric parameters f and
b varied to illustrate their effects on 3D localization error. Both the
mean value (a) and standard deviation (b) of the errors are inversely
proportional to the system parameters, f and b.

to the parameters f and b if the object position remains
unchanged (see Eg. (10)). Because the z component of
the object coordinate was kept constant, the increases of
f and b led to the increases of magnification factor (K)
of the X-ray imaging system and the view angle (6) of
the object with the X-ray tubes. As Eq. (12) pointed out,
the 3D localization error decreases with the increases of
K and 6.

Fig. 4 shows the relationship between the 3D localiz-
ation accuracy and the object position in x-y plane while
the system geometric parameters and the depth z of the
object position are fixed. In this case, the magnification
factor of the imaging system remains constant, and the
object view angle varies dightly with the x—y coordinates
shifting within a limited area (see Fig. 2). The effect of
X, and y components of the object position on the 3D
localization error is smaller than other factors. The
resultant values show that the impact of x, and y compo-
nents of object position on the 3D localization error is
smaller than other factors—both the mean value and the
standard deviation of the error had only minor changes.
In fact, from Eq. (8), we can see that the variance of Ax
and Ay are much smaller than the variance of Az, so that
the 3D localization error is mainly governed by the depth
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(a) Mean value (u,) of the overall error
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(b) Standard deviation (c,) of the overall error
1.095
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Fig. 4. Mean value (a) and standard deviation (b) of the localization
errors determined by numerical integration using Eq. (7). The system
geometric parameters f, b and object point depth z were fixed as (
f=600 mm, b=300 mm, z=500 mm) and the x and y components of the
object position varied to illustrate their effects on the 3D locdliz-
ation error.

z of the object position, if the system geometric para-
meters remain unchanged. Furthermore, the impact of
the x and y components on the total error is symmetric.

To verify the results of above analysis, a computer
simulation was performed and the results are presented
in Figs. 5 and 6. Comparing with the curves in Figs. 3
and 4, the results from computer simulation are in excel-
lent agreement with that of numerical integration.

In Section 2.2, we aso derived analytic formula (Eq.
(10)) to approximate 3D localization error. In this equ-
ation, experimental constants S, and S, are used to mod-
ify the estimation result for better agreement with the
theoretical predication. They can be determined based
on the numerical integration. In our case, S, and S; are
calculated and presented in Tables 1 and 2, respectively.
For our specific CCD based digital stereo prototype
[13,14], S, and S, were chosen as 1.58 and 0.82 respect-
ively. We then have:

<l.58><z2
He=""
- <0.82xz26
r— b.I: m

Om

(a) Mean value (u,) of the simulation result
35

3 p
2.5 —&—{=500

2 1 — -+ —{=600
1.5 — & — {=700

1 - - @ - =800
0.5

0 : : .
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Separation of the x-ray tubes b (mm)
Standard deviation (c,) of the simulation result

(b)
25

2 .
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Separation of the x-ray tubes b (mm)

Fig. 5. Simulation results in comparison with the theoretical result
in Fig. 3. The object point coordinate was fixed as: (x,y,2)=(50, 50,
490) mm and the system geometric parameters, f and b, were varied.

As an example, estimation results are given in Fig. 7,
in comparison with the theoretical analysis. Fig. 7 shows
that the result from approximation equation is consistent
with the expected value.

4. Discussion and conclusion

In practice, it is reasonable to regard the measuring
errors as random variables of normal distribution with
zero means, because the errors may be produced by vari-
0us uncertainties which can be described as independent
random variables. According to the central limit the-
orem, under certain conditions, the distribution of the
sum of independent random variables approaches a nor-
mal distribution.

In this paper, the error of 3D point localization was
analyzed with the probability approach. We derived a
closed form solution for reconstructing a 3D point using
the least-square method. Based on the least-squares sol-
ution and with the error propagation law, the 3D localiz-
ation error was analyzed in terms of the object location,
the measurement error, the separation between the two
X-ray sources, and the distance from the source to the
detector. The mean value and standard deviation of
localization error were expressed by a numerica inte-
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(a) Mean value () of the simulation result
1.795
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(b) Standard deviation (c,) of the simulation result
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Fig. 6. Simulation results in comparison with the theoretical result
in Fig. 4. The system geometric parameters f, b and object point depth
z were kept as (f=600 mm, b=300 mm, z=500 mm) and the x and y
components of the object position were varied.

Table 1

(a) Estimation result (mean value ,)
4.0
o, . —— In theory (f=800mm)

3.0 = = < - -Estimation (f=800mm)
20 —&— In theory (f=650mm)

' - - o - -Estimation (f=650mm)
1.0 —@— n theory (f=500mm)

.- O - -Estimation (f=
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S S S SO
SV S S S S
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% .
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Separation of x-ray tubes b (mm)

(b) Estimation result (standard deviation c,)
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1.5 1 ——In theory (f=650mm)
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v 9 9
Separation of x-ray tubes b (mm)

Fig. 7. Comparison between estimation results and numerical inte-
gration results. The object point was fixed, but system geometric para-
meters varied in this case.

gration formula (Eq. (7)). The formula was derived with
probability theory, which provides a gold standard for
calculating localization error. The formula, however, is
not convenient in practice. We therefore derived an

Calculated numerical coefficients S, and S, according to Eq. (11) and the theoretical results (Fig. 3). In this case, the object point coordinate was
fixed in the following position: (x,y,2=(50, 50, 490) mm. The system geometric parameters were varied

S S

b=200 mm b=300 mm b=400 mm b=500 mm b=200 mm b=300 mm b=400 mm b=500 mm
f=500 mm  1.248 1.345 1.456 1.578 0.807 0.781 0.768 0.769
f=600 mm  1.248 1.345 1.456 1.578 0.807 0.781 0.768 0.769
f=700 mm  1.248 1.345 1.456 1.578 0.807 0.781 0.768 0.769
f=800 mm  1.248 1.345 1.456 1.578 0.807 0.781 0.768 0.769

Table 2

Experimental constants S, and S, determined by the Eq. (11) and the theoretical results (Fig. 4). The system geometric parameters f, b and object
point depth z were kept as (f=600 mm, b=300 mm, z=500 mm). The x and y components of the object position were varied

S S

y=0 mm y=20 mm  y=40 mm y=60 mm y=0 mm y=20 mm y=40 mm y=60 mm
x=0 mm 1.327 1.328 1.330 1.335 0.772 0.773 0.775 0.779
x=20 mm  1.328 1.329 1.331 1.336 0.773 0.774 0.776 0.780
x=40 mm  1.330 1.331 1334 1.338 0.775 0.776 0.779 0.783
x=60 mm  1.335 1.336 1.338 1.343 0.779 0.780 0.783 0.786
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approximation analytic formula (Eg. (10)), which can be
used to make an acceptable estimation in system design
and clinical practice.

The results of our analysis indicate that both the mean
value and the standard deviation of the 3D localization
error are inversely proportional to the source-image-dis-
tance f and the X-ray tubes separation b. The errors are
proportional to parameter z (the distance from the object
to the X-ray source), as summarized by Eq. (10). The
results of our simulation experiments are in good agree-
ment with the theoretical prediction.

Many factors affect the 3D localization accuracy. It is
hard to balance the trade-off between different factors dur-
ing stereo imaging in clinical practice. The mathematical
formulas presented in this paper can be used as a practica
guideline for such trade-off. For example, with our proto-
type system [13,14,21,22], when =600 mm, b=200 mm
and the biopsy needle-tip is located at z=490 mm, the 3D
localization error of the needle-tip is quantified as a mean
vaue of u,=2.50,, which means that the overal error is
2.5 times of the standard deviation of the measuring error.
By increasing b from 200 to 500 mm, the mean vaue of
3D error is decreased to 1,=1.300,, a 48% improvement
in accuracy. But in clinical practice, the separation of the
X-ray tubes may be limited to 300 mm, then the 3D local-
ization error is u,=1.80;, in such case.

Eg. (12) gives another analytic means to express the
3D localization error. The analytic results clearly show
that the mean value and the variance of 3D localization
error are both inversely proportional to the magnification
the X-ray system and the object view angle with the X-
ray tubes, and are also both proportional to the variance
of measuring errors as expected.
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Appendix A

It is reasonable to assume that the errors, Au,, Au,, Av,
and Av, of measurements are of sSimilar characteristic, i.e.
they have equal variance, say, o2, With Gauss's law of
propagation of errors [23], it follows from Eq. (5) that

3

( _(ax) (ax) (ax> (ax>2'
O'f: +—
| \du; ou, ov, ovy/ |
dy\2 [ay ay ay \?|
2—| | =2 7 7 7
1% (au1) +(6U2) +<6V1> +(6V2> _o?n (A1)

,_[(0z\2 (0z\2 [0z\2 [0z\?] ,
\GZ__ au, au2 av1 av2 _Gm
Let:

(P(U,Uz)=(Uy—U,)+h
A(Va,V2)=(V1—Vs)
9(Ug,Ux)=(Us+Up)/2

(Ve Vo)=(v1+v,)/2

(A2)

Eg. (3) can be rewritten as:
(,=0P9_29
p+g® f
b p-h_zh h
P peret”
b-pf
nzzlozfq2
Using Eq. (A3)Eq. (A2), differentiate x, y and z with

respect to u,, Uy, v, and v,, respectively. Substituting the
results into Eq. (A1) yields:

2Ih2n4 2 2
- Z 29°0p 1+ q' 49\, 229bp” (of o2
202 (p+)*\" p* p? ) f(p+a)*\p?

2 2n?p A
{2f2+(p2+q2)4(1+p p? >}G"‘

2 2((|02+q2) (p2+q2) e o2 | om
(A4)

With the definition of g (see Fig. 2), the value of
q(vi—V,) its value is very small in practice (in fact, it
approaches zero in the noise-free case). So we have,
a_ ViVl
p

" (u;—uy)+b
(o zi 2g%b?p* o é 4%
Ox <2f2+(p2+q2)4 O-m_zfz I+ b2 Gm

22 2h%?p? (. dy
5= oty el 1 | 89

2f2p?p* 2z

2 2 —

= Gy o

This is Eq. (8) in Section 2.

We now solve the covariance between the components

of localization error. The covariance between Ax, Ay and
Az can be derived using Eq. (5) [19]:

(A3)

=0. Following Eq. (A3), we have:
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+ + 2

( ox dy oxody oxady oOxoay
uxy=E[AxAy]=( 2

0u;,0U; 0UL0U, OV,0V; OV,OV,)
B _(0Xx0z 0Xx0z 0x0z 0X0z) ,
* "Z_E[AXAZ]_(6u16u1+6u26u2+6v16v1 6v26v2> m

+ + +———
ou,0u; 0u,0u, 0v,0v; OV,0V,

ey Az]:( dy 0z 0y 0z Oy 0z oy 62)0_r2n

(A6)

Similar to the variance estimation procedure, with Eq.
(A3) and Eq. (A2), take partia derivatives with respect
to u,, U,, V4 and v,, respectively. Substituting the results
into Eq. (A6) and noticing the fact that |g/p|=0, we have:

( 2xyZ?
K= por5 O

2x77°

2yz7?
(M2 a2 Om

Thisis Eq. (9) in Section 2.
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